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Abstract: The noise effects in the room impulse response (RIR) make the decay range of the integrated
impulse response insufficient for reliable determination of reverberation time (RT). One of the
preferred techniques to minimize noise effects is based on noise subtraction, RIR truncation, and
correction for the truncation. The success of RT estimation through the method depends critically on
the accurate estimation of the truncation time (TT). However, noise fluctuation and RIR irregularities
can lead to discrepancies in the determined TT from the optimal value. The general goal of this
paper is to improve RT estimates. An iterative procedure based on a non-exponential decay model
consisting of a double-slope decay term and a noise term is presented to estimate the TT accurately.
The model parameters are generated until the iterative procedure converges to a minimum difference
between the energy decay curve (EDC) generated by the model and the Schroeder decay function.
The decay rates of the EDCs with added pink noise levels are compared to those of the EDCs with low
background noise. In addition, the detected TTs and the corresponding RTs are compared with the
existing method and the noise compensation method (subtraction-truncation—correction method).

Keywords: reverberation time; non-exponential decay; truncation time

1. Introduction

The reverberation time (RT) is the most representative and physically important
parameter related to the average properties of a room [1-3]. Hence, it is essential for
predicting speech intelligibility [4,5]. The well-known and widely used method to calculate
RT is determined by the energy decay curve (EDC) generated by Schroeder’s method [6].
However, the ambient and equipment noise is always present in environments, occurring
in the room impulse response (RIR) during measurements [7]. The noise may lead to
a characteristic curvature in the EDC [8,9]. Therefore, the dynamic range of the EDC is
insufficient for the reliable determination of RT. To overcome the problem, studies and
achievements were proposed to mitigate insufficient dynamic ranges in the Schroeder
decay functions [10-15]. The typical research emphasized truncating the RIR at a time point
to generate noise-free decay curves [12,13]. Although various times can be used for RIR
truncation, only the time where the main decay slope intersects with the noise floor level
representing the optimal truncation time (TT) gives the correct decay slope and RT [14,15].
The relative error of the RT of the measured RIR will be greater than 5% when the deviation
of the TT from the optimal TT is larger than 10% [16].

Precise determination of TT is difficult in practice. According to the research [16], the
TT can be manually determined by a simple method of an intersection of the main decay
slope and the noise floor level. However, the non-exponential decay and the characteristic
curvature in the EDC make the decay slope dependent on the ER [8,15], as seen in the decay
slope (black dotted curve) in Figure 1. Observing Figure 1a, when the measured RIR has
high initial peaks, the corresponding EDC presents a non-exponential decay behavior. The
decay slope estimated in the ER, ranging from the beginning of the RIR to a certain point
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some dBs above the assumed noise level, is decreased, resulting in a smaller value of the
preliminary TT than the optimal TT. In order to reduce the influence of the non-exponential
decay of the EDC on the decay slope estimation, the ER can be manually adjusted using an
additional slope margin (SM) and a noise margin [15]. In the case presented in Figure 1b,
the influence of the initial peak of the RIR on the decay slope is decreased, causing the
generated final TT close to the optimal TT.

0 <‘)i decay slope '7 Meast.;red RIR 0 K_)l decay slope
k | ER - EDC |1 ER
=20 - - - decay slope =20
3 3
E’ 40t § 40t ,
u” T AT L AN RG T T il "\“\“V"'\‘Mm"‘ oisemarsin |, | Il il Wl
-60 “H H F.IH M \u ””'l WI\“\" m”‘h il H‘Mh Nh“ UM‘ M -60 N M J|‘ ‘NH\HM\H“H“ ’ ‘W \H w H\ “”I“MWMJ\” HL

(a) (b)

Figure 1. Detection of TT dependent on the ER: (a) the preliminary TT generated from the estimated
ER; (b) the final TT generates from the ER with a selection slope margin and noise margin.

Despite the optimal TT detected, the characteristic curvature in the EDC results in an
error in the RT determination. In this case, the PNR, depending on the final TT, prescribes a
maximum decay range for the measurement of T30. However, the relative error of the T30
estimated in the decay range of the EDC is over 20%. It has been illustrated that without
noise compensation, the relative error of the RT is approximately 16% or even larger [14,17].
That is why one must pay special attention to the noise compensation since the decay curve
can be automatically limited to its reliable dynamic range according to the actual SNR [14].
However, the truncation effects in the EDC are approaching minus infinity at the TT, causing
a severe underestimation of the RT for low SNR. The error of RT determination caused by
improper truncation depends on the TT displacement. Thus, Lundeby et al. [10] proposed
a correction term to prevent the effects. The correction part assumes an exponential decay,
which should be the same as the decay slope of the estimation range (ER) ranging from
the TT to a certain point [9,10]. However, this range has been influenced by noise since the
signal and noise energy are equal at the TT. Furthermore, the fluctuation in the noise tail
of the RIR or different segment size may cause different estimations of the mean-square
values of the noise levels, complicating the ERs determination. Considering the decay slope
depends on the ER, the error will cause the TT to deviate from the optimal value.

In order to counteract the noise estimation influence in TT detection, techniques based
on the energy—time curve analysis of the signal envelope are proposed since the noise level
can be found and explicitly estimated [17,18]. A nonlinear decay model that consists of
an exponential decay plus noise is fitted to energy—time functions of the measured RIR
by applying the least-squares (LS) optimization to automatedly determine the TT [8,19].
Nevertheless, the model still leaves some uncertainty in the measured RIR with non-
exponential decay. The deviation of the detected TT from the optimal value can also be
large when the measured RIR has double-slope decay behavior [8,18]. In order to improve
the ability of TT detection in more complex cases, the nonlinear decay model expressed
in multiple-slope decay terms in terms of the Bayesian analysis may be more suited to
describe the Schroeder decay functions in practicality [20,21]. Besides these mathematical
methods, studies based on signal techniques have been developed to de-noising the RIRs
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to improve the dynamic range of the EDC [16,22]. These de-noising procedures rely on the
accurate estimation of the TT.

Considering the high initial peaks and early reflections of measured RIRs, a noise
compensation procedure is combined with a nonlinear regression model with multiple-
slope decay terms and a noise term to decrease the RIR irregularities and noise uncertainty
in the TT determination. The model parameters, including the noise level LN and start level
LIR;, automatically define the ER related to the TT. The procedure automatically estimates
the model parameters by iteratively minimizing the difference between the EDC of the
model and the EDC generated from the RIR given in Section 4. The iterative process leads to
convergence to the minimum value by LS optimization estimation of initial parameters after
only a few iterations. The investigation is carried out on the measured RIRs with artificial
and natural ambient noise. In addition, the proposed procedure for determining the TT
and the corresponding RT of measured RIRs is compared with the compensation method.

2. Procedure for Detection of TT
2.1. Nonlienar Regression Model

According to the studies [17,23], the mean-square value of the background noise can
be explicitly found and estimated by using a nonlinear regression model. The parameters
in the model, including the initial level, noise level, and decay slope can be calculated
through LS optimization by fitting the nonlinear decay model to the logarithmic decays of
the measured RIRs. The nonlinear decay model consisting of a single exponential decay
and stationary noise is proposed to produce a smooth decay envelope to decrease the RIR
fluctuation as [8]:

Fn(xete) = d(ty) +n = xie ™M 4 x,, 1) < b < tg 1)

The parameters x;, x,, and A represent the initial level, the average noise level, and
the exponential decay slope, respectively. The envelopes consist of exponential decay and
noise, denoted by d(t) and n. The n is constant since the model is related to the stationary
background noise in the RIR. The time limits, ¢; and fg, are the lower and the upper limits
of the backward integration, respectively. The TT (denoted by t;) derives from the model,
which can be estimated from the parameters,

xie Mo =y, => ) = —lni—"//\ )
1

The procedure shows that the influence of the fluctuations on the TT determination is
almost eliminated. The errors of the model parameters in Equation (1) are minimized by
using the LS difference fitting to the integrated model and the EDC of the RIR. However,
this model failed to describe the RIR with a non-exponential decay slope, and it led to an
estimation error on parameter x;, causing a significant deviation of the detected TT [19,24].
Figure 2 presents the comparison results of the TT detected from the two measured
RIR with exponential decay and non-exponential decay between the reference TT. The
RIRs measured from rooms B and C (as described in Section 3) are used as inputs in the
LS optimization, yielding the model parameters to form the logarithmic decay curves and
the corresponding normalized EDCs in terms of the Schroeder decay function. As shown
in Figure 2a, the model generates a smooth and a monotone-decreasing decay curve that
is well-suited to describe the reference EDC of the measured RIR with truly exponential
decay. The decay slope and the noise level are detected more accurately, resulting in a
slight deviation between the TT and the reference TT. The relative error of the RTs is
approximately 1.6%. However, the EDC resulting from this model fails to describe the
reference EDC of the measured RIR with a high initial peak, as shown in Figure 2b. The
model causes a shift of the decay curve, leading to a relatively large deviation of the TT. In

this case, the relative error of the RTs is up to 8.7%.
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Figure 2. Logarithmic decay curves (black dotted line) and Schroeder decay curve (blue dotted
line) generated from the model (Equation (1)) after applying LS optimization together with the
comparison between the reference TT and TT of the model and decay term: (a) Decay curves of the
measured RIR (room C) with exponential decay; (b) Decay curves of the measured RIR (room B) with
non-exponential decay.

2.2. Non-Exponential Decay Model on TT Detection

The nonlinear decay model of Equation (1), consisting of a single exponential de-
cay and stationary noise in detecting TT, was briefly described. Considering the non-
exponential decay behavior of measured RIRs, a solution using non-single-exponential
decay model could enable a specific envelope closer to the real one. The single decay term
in Equation (1) is considered to extend it to multiple-slope decays to generate a logarithmic
envelope of the energy-time functions (RIR expressed in dB), with a non-exponential decay
in terms of [17] is expressed as,

S LIR]v A LN
y(t) =Y 100 e Nk 41010, ) < 4 < tg A3)
j=1

The subscript s in the model in Equation (3) is the decay order, denoting the decay
model contains s different exponential decay terms with s different decay times. Where
LN = 10log,, x? is the background noise in dB-scale, LI R;j =10logy, x? is the maximum
RMS level in dB-scale.

According to reference [25,26], to define LI R;, the backward integration method is as
beneficial as it has already proven to be for the accurate determination of the decay slope.
The LIR;, determining the initial level of the x;, is defined as the level of the total impulse
response energy normalized to the RT expressed as

6In10

and

S(0) = 10 * log10 RT"h2 5
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Here, hy is the maximum impulse response value, and RTj corresponds to each decay
term of the A;. Based on the TT detection function of Equation (2), replacing the x; and xy,
by the LIR; (Equation (4)) and LN, the TTj for j-th decay terms can be expressed as

s ur LN-LIR;
Y 100 e Mk =105 => #, = L
j=1 Aj

(6)

Even though this procedure can be applied to a virtually unlimited number of slopes,
this paper only analyzes the measured RIRs with double-slope decays. The symbol TT; is
the TT corresponding to the main decay slope A, and T'T; represents the bending point of
the two decay terms [19]. The amplitude parameters (LIR;, LIR;) and decay slopes (11,
Ap) are mutually dependent. The displacement of TT from the optimum is demonstrated
through the determination of RT, using the noise compensation mentioned in Figure 1.
Considering the difficulties of manual adjustment operation in TT, the model Equation (3)
incorporated in the noise compensation method [10] is conducted to automated determine
the ER by the model parameters LIR; and LN. The parameters are iteratively achieved by
minimizing the deviation between the decay levels of the EDC at the TT of the measured
RIRs and the backward integrated non-exponential decay model Equation (3) in terms of
the Schroeder decay model [18,27],

H(LIR;, Aj) = Ly(tx — t) + LIRy (e MMk — emMIK) 4 LIRy (e M2k — e7M2MK), 1) <y < #g 7)
Because the parameters in the model are unknown at the beginning of the iteration,
the model parameters in Equation (7) are initially calculated using the LS optimization to
fit the model to the Schroeder-integrated energy-time curve, y., (f) given by [8,23]:
L A A A A 2
it xon L4 Yeon (1) — (L (b — ) + LIRy (7118 — e~ M116) 4 LIRy (e~ 2 — e~ ) ) | ®)

£

The LS optimization is realized using the MATLAB function (fminsearch) [24]. The
LS optimization can also be realized using the MATLAB function (Iscurvefit) [8]. The
results of the parameters are applied in Equation (6) to form an EDC and to estimate the
TT. The absolute value between the decay level of the logarithmic backward integrated
model and the logarithmic backward integrated measured RIR is calculated. The iterative
procedures will lead to convergence to the local minimum after only a few iterations [10].
When the absolute value exceeds approximately 0.5 dB [19], the iteration stops. The decay
level difference between the decay level of the TT of the model and the measured RIR is
applied to redefine the end level of the ER. The optimal TT is detected when the difference
approaches zero or meets an acceptable threshold. The procedures are analyzed in detail in
Section 4.2.

3. Implementation and Experimentation

The investigation in this paper was carried out using real measured RIRs to analyze
and to confirm the performance and the feasibility of the proposed procedure for TT
detection and RT estimation. The premise is that the parameters in the model can fully
describe the backward integrated decay curve of a measured RIR. The measured RIRs are
achieved from rooms with three different structures, which shows that the approach can
work in rooms with various acoustic features. The proposed procedure fits the model to the
EDC of the noisy RIRs, and it verifies the accuracy of the obtained TTs and RTs. The results
are compared with the noise compensation method with noise subtraction, RIR truncation,
and correction for the truncation [14,17]. The RT is calculated from the decay slope of the
regression line over the decay range of the generated EDCs. The decay range starts at
—5 dB to the decay level of the optimal TT,, which is the case throughout the paper [9].
The process was developed in MATLAB for the calculation and optimal TT determination
of the model parameters.
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Artificial pink noise at different levels (from —60 dB to —40 dB in —5 dB steps) was
added to the RIRs to produce various dynamic ranges and SNRs. The reason for using
these RIRs is that the structures of the three rooms are different, and the background noise
is low enough to add artificial noise. In addition, the acoustic parameters obtained from
low background noise are more accurate than those with high background noise, enabling
reliable evaluation. The meeting room (Room A) is a lecture theatre with approximate
dimensions of 16.5 x 4.35 x 9.95 m? and 130 seats. The room is equipped with perforated
plates, mineral-wool sound-absorbing board, and a marble floor. Although it is a single
large room, the various absorption materials and specific structures produce a measured
RIR with a strong direct sound. The generated decay curve is a non-exponential decay with
double decay terms. The laboratory (Room B) is a simple room with a main rectangular
volume with dimensions of 12 x 10 x 3.8 m3. The measured RIRs have double decay terms.
The third room (Room C) is a common single classroom of approximately 12 x 9 x 3.2 m>.
The measured RIR has a single-slope decay term. The design of the experiments follows
the ISO 3382-1:2009 [9] to evaluate the reference RTs for three rooms. Four positions were
used to measure the RIRs in the meeting room and laboratory, and three positions were
used in the classroom, yielding fifty-one conditions to verify the model.

4. Analysis of the Proposed Procedure

Important factors in TT determination of the iterative procedure include the character-
istics of RIR and the parameters that define the ER. In order to mitigate the effects of chang-
ing time iterative on the ER, the iterative procedure based on the model in Equation (7)
is applied in an automated way that can fully estimate the ER related to the optimal TT.
The model parameter of LN and LIR; respectively define the end and the start level of ER.
Since the optimal TT gives a small fitting error between the decay levels of the EDCs of
the measured RIRs and Equation (7), the model parameters are expected to well-describes
the reference EDC of measured RIR. That is, the smaller the shift of the EDC, the more
accurate the estimated model parameters, leading to the TT calculated by Equation (6)
being close to the optimum. The RIRs measured in the meeting room with the added pink
noise level at —50 dB, filtered in the octave band at 1 kHz, are used to present the proposed
procedure. Since the actual TT is unknown in the measured RIR, the TT corresponding
to the minimum deviation of the resulting truncated EDC with the reference decay curve
is taken as the reference value. In addition, the analysis is based on generating the EDC
of the model and the truncated EDCs of the noise compensation method, observing the
deviations of these curves from the references.

4.1. Effects of Iterative Procedure on ER Defining

A number of studies focus on the implication of the noise compensation method
in detecting TT since the ER of the decay slope can be automatically estimated in every
step of the iteration [10,11]. The decay slope is initially estimated in the ER using linear
regression between the time interval containing the response of 0-dB peak and the first
interval 5-10 dB above the background noise level. A preliminary TT is determined at
the intersection of the decay slope and the background noise level. A new time interval
length is calculated based on the decay slope in the previous step, and it defines a new ER
for decay slope estimation. The TT is generated until the iterative procedure is found to
converge (maximum five iterations) [10].

Regarding the truncation process, the optimal TT represents the minimum deviation
of the resulting truncated EDC with the reference decay curve, which gives the correct
decay slope and RT. Figure 3 presents the truncated EDCs resulting from noise subtraction,
RIR truncation at the detected TT, correction term calculated by the TT, and decay slopes
of different ER. In the case of an end level of —50 dB given in Figure 3a, the change of the
start level of the ER affects the decay slope of the decay curves, causing them to deviate
from the reference EDC, thus leading to different TT values. Observing Figure 3¢, the closer
the start of the ER to the beginning of the RIR, the smaller the detected TT value, leading
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to a characteristic drop of the EDC tail (green curve). On the other hand, the different
pre-setting interval lengths lead to the variable end levels of the ER values (see the green
decay curve in Figure 3c). With a fixed start level of the ER, the deviation between the
TT and the reference TT increases, with the end level of the ER increasing. In this case,
the maximum deviation of the TT is detected when the end of the ER approaches to the
estimated mean noise level of —52 dB. The deviation is up to about 10 dB when the last
7 dB is used, as seen in the blue decay curve given in Figure 3b, which is the reason for
leaving a safety margin of 5-10 dB above the level corresponding to the TT [9,10].
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Figure 3. Truncated EDCs and corresponding TT generated from the noise compensation method:
(a) Reference EDC and the truncated EDCs result from the noise compensation method using different
RIR ERs. (b) Deviation of the truncated EDC with different ERs given in (a) from the reference EDC.
(c) TT was detected from the noise compensation method by using various RIR ERs.

Nevertheless, because the signal and the noise energy are equal at the TT, a deviation
of the decay curve also appears even if the RIR is truncated at the actual TT. Figure 3a shows
the minimum deviation of the decay curve detected by setting the ER of approximately
15 dB in the case of the end level is —50 dB. To obtain the correct value of RT, it may be
possible to exclude the last changed part of the truncated EDC. In most cases, an optimal TT
is where the deviation is within 0.5 dB by shifting the TT toward the beginning RIR [16]. This
is an expected value, because the contributions of the decay and noise are approximately
the same at this time point. The optimal TT resulting in a maximum dynamic range is
obtained by using a safety margin of 5 dB [8]. The relative error of the T30 estimated in the
truncated EDC above the optimal TT is reduced to 2.1%. Unfortunately, the deviations for
the EDCs resulting from the ER of 42 dB and 5 dB are still large, approximately 1.7 dB and
0.9 dB, when using a safety margin of 5 dB. The optimal values of the safety margin for the
two cases are about 8 dB and 10 dB. In real measured noisy RIR, it is difficult to determine
the safety margin because there is no reference EDC for comparison. The applied safety
margin is crucial for the TT determination and the corresponding decay slope estimation.

The pre-setting time interval may lead to variable start and end levels of ER values,
especially when the RIR has non-exponential decays. The values will complicate the
procedures of TT determination and decay slope estimation. Hence, an automatic algorithm
defining the ER for the iterative procedure insensitive to noise level and the irregularities
of the RIR is preferable. Furthermore, a strategy to make the truncated EDC above the TT
close to the noise-free decay curves is expected.

4.2. Proposed Procedure on TT Detetecting

Unlike the first step of the method presented in Section 4.1, the ER of the decay slope
and the noise level is unknown at the beginning of the iterative procedure. In the first step
of the proposed procedure, the LS optimization fitting the logarithmic backward-integrated
model (Equation (3)) to the logarithmic backward-integrated measured RIR provides the
initial model parameters. The parameters are applied in Equation (7) and Equation (6) to
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form an EDC (gray dotted line) and to calculate the initial TT; and TT>, of approximately
0.026 s and 0.253 s, as shown in Figure 4a. It can be noted that the fluctuation of the RIR
causes the decay curve to deviate from the reference EDC. Moreover, the fluctuation leads
the TT; and the TT, to shift from the optimal value of the TT; and the TT,. In this case,
the decay level difference at TT; between the EDC of the model and the reference EDC is
1.1 dB. The estimated error of the A; is approximately 1.43%. The LIR; at the TT; moves
down with the level difference to obtain a new one. A new ER from the start RIR to the
LIR; is obtained to calculate the A;. The decay level difference at the TT, is up to 2.3 dB.
In this case, the decay level difference is implemented to shift the initial LN upward to
re-define the end level of the ER. The LIR, at the initial TT; is calculated from the initial A,
using Equation (4). Thus, the new ER is approximately 28.3 dB as calculated by the LIR,
and the new LN.

" - 0 . : .
— Measured RIR ) -ER:28.3dB
TT
1 —e—Ref EDC 1 )
- e -EDC (model)
Noise term

Level (dB)

JiT il

,uww .HM Aol

0.5 1 1.5 2
Time (s)
(a)
: 0 —
e
) —— Truncated EDC (Proposed procedure)
Optimal TT —— Truncated EDC (Reference method)
EY (O] u—
Optimal T
>8 TT
z
o 207 extended
P dynamic
— range
i ‘ B0
‘! | \HHH I Lu ‘M‘W u I
m L bl Hl\ \Ml .W » |
0.5 1 1.5 2 0 0.25 0.5
Time (s) Time (s)
() (d)

Figure 4. Comparison of the reference EDC and the EDC obtained from the model given in Equa-
tion (7) and corresponding TT; and TT, estimated in Equation (6) by implementing the proposed
procedure in each step: (a) The EDC (gray dotted line) generated from the model by using the LS
optimization together with the TT; and TT, (b,c) The EDC (gray dotted line) generated from the
model by using the parameters from the previous step of the iterative procedure together with the TT;
and TT,. (d) comparison of the EDC truncated at the TT, obtained from (c) and the EDC truncated at
the TT given in Section 4.1.
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The ER is applied to the iterative procedure to generate a new TT; and a new 1Ty,
and the truncated EDC (blue curve) presented in Figure 4b. The deviation between the
detected values and the optimal is decreased. A new A; is estimated by performing a
linear regression of the generated truncated EDC in the range from TT; to TT, yielding a
new LIR,. Implementing those parameters to the model, the newly generated EDC (gray
dotted curves) concurs well with the reference EDCs at TTj, but it shifts from the noisy
EDC at the TT», as presented in Figure 4b. The decay level difference at TT; is reduced
to approximately 0.09 dB, but the difference at TT; is increased to 4 dB. Observing the
LN at the logarithmic energy—time curve (black dotted curve) formed from Equation (3),
the value has been influenced by the noise, resulting in a large value of TT,. Because the
difference at the TT; is larger than the set absolute value of convergence, approximately
0.5 dB [8,16], the iterative procedure continues as in the previous step.

Finally, the optimal result of the TT, is obtained from the ER of 25.2 dB after four
step iterations. The decay curve formed from the model parameters concurs well with the
reference EDC presented in Figure 4c. The EDC of the model shows a slight deviation from
the reference EDC after 1.4 s. It can be noticed from the ER of the logarithmic energy-time
curve that the noise level and the high initial peaks of the RIR have been excluded from
the range. Hence, the TT, resulting from the ER and the decay slope is close to the optimal
TT generated by the method in Section 4.1. The deviation of the decay curve at the TT; is
approximately 0.08 dB, making the relative error of the estimated A, 0.3%.

The comparison of the truncated EDCs of the reference method and the proposed
procedure is presented in Figure 4d. The truncated EDC generated from the ER shown in
Figure 4c¢,d is identical to the NL EDC above the optimal TT. Section 4.1 has illustrated
the complexity of detecting the optimal TT of the reference method. The decay level at the
TT is shifted upward to obtain the optimal TT using the safety margin of approximately
5 dB. Nevertheless, the deviation in TT can be automatically excluded from the proposed
procedure without applying the safety margin. The deviation at the TT, between the
truncated EDC and the NL EDC is only 0.22 dB, leading to a slight increase in the dynamic
range. The decay level of the TT, extended to —31 dB. In all the observed cases, the
proposed procedure provides a fully automated way to filter out the influence of the
random fluctuations and high initial peaks of the RIR on the TT determination.

5. Comparison with Proposed Procedure from Literature
5.1. TT Detection for RIRs with Added Noise

Section 4 presented that the proposed procedure iteratively determines an optimal
TT with the model parameters when the non-exponential decay model (Equation (7))
well-describes the Schroeder decay function. Hence, the EDCs formed by the model are
considered as a visual inspection to verify the efficiency of the iterative procedure in
estimating the parameters in the model (Equation (7)) and TT function (Equation (3)).
The measured RIRs are filtered in octave bands with pink noise ranging from —60 dB
to —40 dB, which was used to verify the proposed procedure with the non-exponential
decay model. The measured EDCs were generated from the RIRs measured at midnight
with a low ambient noise level of approximately —66.5 dB. Table 1 presents the model
parameters for modeling the EDCs. The decay times (DT) are the decay slope (—13.8/A;)
in the mode [27,28]. The E1 is the decay level of the EDC at the TT;. The parameters AE1
and AE2 are the decay level differences between the EDC of the model and the reference
EDC at the TT; and T'T3, respectively. The corresponding NL EDC was produced using the
reference noise compensation method, which is taken as a standard to verify the proposed
procedure’s effectiveness. In the case of the reference method, the optimal TT values are
obtained using safety margins 0-5 dB above the estimated LN. The safety margins are
calculated at the time point when the decay level difference between the truncated EDC
and the NL EDC is approximately 0.5 dB.
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Table 1. Comparison of DT and TTs between the measured RIRs with added pink noise.
Frequency 1000 Hz 500 Hz
AE2 AE1 DT TT, TTq El AE2 AE1
SNR DT@®  TTa(ms) TTilms) EN@B)  (qp)  qp) ()  (ms) (m9) (@B (dB)  (dB)
30 0.757 498 16.41 —4.88 0.01 0.08 0.747 515 23.6 -5.379 0.06 0.06
25 0.755 444 16.33 —4.82 0.02 0.06 0.743 469 23.6 -5.379 0.05 0.08
20 0.753 390 16.3 —4.79 0.06 -0.07 0.747 408 23.0 —5.326 0 0.08
15 0.757 320 1594 4348 0 ~0.03 0748 332 21.9 -52  —007  —0.02
10 0.755 265 14.9 -3.79 —0.06 —0.04 0.751 272 20.89 —4.93 0.09 —0.04
Figure 5 presents the EDCs resulting from the double-slopes decays model with the
parameters generated after the proposed procedure, which agree well with the reference
EDCs of the measured RIRs at 1000 Hz and 500 Hz with three different resulting SNRs.
The decay characteristics represented by these three curves are the same. The decay model
curves consist of two exponential decay terms and one noise term. In those EDCs, a rapid
decline occurs on the decay curve above TT;. The model describes that part reasonably well,
leading to minor shifts at TT;. The AE1 presented in Table 1 is below 0.1 dB representing
that the T'T; is essential for defining the start point of the decay rate A,. On the other hand,
the AE2 is below 0.1 dB at TT;, causing the relative error of the estimated DT is less than
0.6% at the 1000 Hz octave band and less than 1.1% at the 500 Hz octave band. The noise
term 10log10(Ly (tx — tx)) shows a tiny shift from the measured EDC near the end of the
time, which has less influence on the TT5.
0 :
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[} o s [ )
> N > s T —— AN
) s 5} ~—— N
- SNR =30 dB \ 3 SNR =25 dB ~ N\
40+ -40 - SO b
\\ I:
—Measured EDC - e -Multi-decays model |
2nd decay-term - - -Noise term
-60 : ‘ ‘ 60 L ‘ ‘
0 05 1 1.5 0 05 1 15 2
Time (s) Time (s)
(a) (b)

Figure 5. Comparison of the normalized EDCs generated from the proposed procedure with the
non-exponential decay model (Equation (7)) and the measured RIR with added pink noise (—60 dB
to —40 dB) and filtered in the octave band at the 1 kHz (a) and 500 Hz (b) octave bands.

Because the DT estimated from the ER depends on the LIR; and the LN, the correct
DTs and the small values of the AE1 and the AE2 proved that the proposed procedure
yields accurate model parameters. Compared to the results presented in Figure 6a,b, the
proposed procedure gives somehow stable values of the LIR; than those achieved from
the reference method. Observing the model parameters, the LIR; value for different noise
levels at 1000 Hz is approximately —21.7 dB. When the noise level is less than —40 dB, the
LIR; values of the two methods are similar and it is approximately —24.3 dB at 500 Hz; a
smaller LIR; of about —20 dB is given at 500 Hz when the noise level is —40 dB.
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Figure 6. Comparison of the results of the proposed procedure and the reference method with added
pink noise (—60 dB to —40 dB) and band-pass filtering at the 1 kHz and 500 Hz: (a,b) The proposed
procedure gives more stable parameters of LIR; and LN. (¢,d) Comparison of the truncated EDCs of
the proposed procedure using the parameters in (a,b) from the reference NL EDC with the TT, and €
(e,f) Comparison of the truncated EDCs of the reference procedure using the parameters in (a,b) from
the reference NL EDC with the TT, and TT;pjyq;-
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Figure 6¢,f presents the deviations of the truncated EDC of the proposed procedure
and the reference method from the NL EDC. Figure 6e,f shows that in most cases, the
reference method gives somewhat larger values of the TT than the TT, of the proposed
procedure. The truncated EDCs of the reference method have a certain deviation from
the NL EDC between the detected TT and the optimal TT. The maximum deviation is
approximately 2.4 dB, causing the relative error of the RT to be up to 8.4%. Section 4.1
illustrated that the deviation of the detected TT could be decreased by applying the correct
safety margins.

Observing Figure 6¢,d, the EDCs resulting from the proposed procedure show no
truncation errors anymore. The truncated EDCs almost overlap the NL EDC above the
detected TT,. The error caused by the noise is reduced significantly when the noise level is
—45 dB, causing a slight overestimation at 500 Hz. In this case, the maximum deviation
is only 0.4 dB, resulting in the relative estimation error of RT being 2.1%. The slight shifts
of the truncated EDCs from the NL EDC at the TT, demonstrated that the procedure
based on the double-slope decays model has good robustness to define an appropriate ER
insensitivity to the noise fluctuation and the RIR irregularities.

5.2. TT Detection for Measured RIRs with Natural Ambient Noise

In the preceding sections, the proposed TT detection procedure was verified by its
application on the measured RIRs with added noises that have double-slope decays. In this
part, the proposed approach is applied to RIRs measured in rooms with real ambient noise.
The reference RIRs having a high peak of the direct sound is measured with noise levels
of —66.6 dB for room A and —56 dB for room B, and the noisy RIRs have noise levels of
—50 dB and —46 dB, respectively. Figure 7 presents visual inspections of the EDCs fitting
effects of the measured RIRs filtered in the octave bands generated from the model and the
measured data. In the measured RIRs, the actual TT; is generally unknown for noisy RIRs.
Therefore, the analysis is to detect the T'T, using the proposed procedure, generating the
truncated EDCs of the noisy RIRs filtered in the octave bands, and observing the deviations
of these curves from the TT; iy, The reference TT;pyipgq is obtained from the truncated
EDC:s of the reference RIRs using the reference method. The proposed procedure commonly
used in practice is compared with the reference method introduced in Section 4.1. The TT
is obtained from the truncated EDCs of the noisy RIRs by using the reference method. A
detailed comparison of the RTs estimated at the TT, and the TT between the truncated
EDCs and the NL EDC proves that the process is effective in practical applications.

Figure 7 presents the modeling of the EDCs generated for the measured RIRs